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Abstract

In this paper, we quantify the contributions of prices to explain cross-country
differences in the health expenditure as a share of GDP and health status. To this
end, we extend a general equilibrium framework & la |Aiyagari (1994) by including
health production |Grossman (1972). The model relies on two wedges to explain
health expenditures as a share of GDP and health status: (i) TFP wedge measuring
the relative economic development, and (ii) health services wedge capturing the
inefficiencies on the health service market. We estimate structural parameters as
well as the country-specific structural wedges using a method of simulated moments
approach on aggregate and micro data from eight countries. We find that dispersion
in health prices seems to be the main cause for cross-country differences in health.
These price differences come from inefficiencies in the health services sector and have
sizable effect on welfare.
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1 Introduction

Large differences in health expenditures are observed across countries. In 2016, the U.S.
spent 17.2% of its GDP on health while Germany spent 11.3% and Italy 8.9% (OECD
Health Data, 2016). Yet, health expenditures do not appear to be strongly associated with
health outcomes despite compelling evidence that health services improve health. For
example, Americans have been repeatedly found to be in worse health than Europeans
(Banks et al., [2006) and experiment higher incidence rates for various diseases (Solé-
Auro et al., 2015). This has lead some to argue that the additional health expenditures
is poorly productive and that the health production function is relatively flat (Fuchs,
2004). This paper presents an economic framework that can fit observed patterns in
order to understand the role played by prices and quantity differences. The cross-country
relationship between health expenditures and health status does identify the marginal
productivity of health services given that price and quantity of health services vary across

countries.

There is compelling evidence of substantial variation in prices for the same services: we
refer to these distortions as health services wedge. For example, we report in Table
variation in costs for various products and services from the International Federation
of Health Plans in 2013 (IFHP} 2013). The cost of an angiogram in the U.S. was 3.1
times that in Spain while 4.8 times for Bypass surgery. Similar evidence can be found
for physician compensation and administrative costs (Anderson et al., 2003, (Cutler and
Ly, 2011)). |Cutler and Ly| (2011)) argue that much of these differences in costs come
from the administrative burden of managing a complex reimbursement system while the
relationship between providers and payers (insurers) may lead to important wedges due
to asymmetric information. Hence, higher prices have the potential of leading to a higher

share of income devoted to health.

The quantity of health services may also vary across countries. First, due to higher prices
resulting from the health service wedge. Nevertheless, evidence on the price elasticity
of health services suggest a relatively inelastic demand curve (Manning et al., |1987).
Second, differences in TFP, what we call the efficiency wedgdl, may explain differences
in quantity of health services. The earlier literature on differences in health expenditures
has identified income as a key source of differences. Nevertheless, |Gerdtham and Jonsson

(2000) conclude that the income elasticity of health expenditures is close to one which

IChari et al.| (2007) use a simple macroeconomic model to show that this efficiency wedge can be
generated by frictions that cause factor inputs to be used inefficiently. This inefficient factor utilization
maps into efficiency wedges and thus a lower TFP.



would suggest, as [Newhouse| (1992) points out, that income differences cannot explain
large variation of the income share of health expenditures. However, Hall and Jones
(2007) estimate a life-cycle model which generates much higher income elasticities capable
of explaining the rise in health expenditures in the US which suggest that the income

elasticity may have been underestimated in previous studies.

As far as we know, there is no general equilibrium model recognizing the endogeneity of
health expenditures, health and economic resources that allows to quantify heterogenous
wedges (health services or/and efficiency) in explaining price and quantity differences
across countries. In a simple illustrative model, we show that the relative impacts of
these various wedges depend in part on types of consumers preferences for consumption
and health as well the shape of the health production function: the structural parameters
of the economy determine the endogenous responses of health services to the efficiency
wedges. Hence, if preferences and technologies are rather similar across countries, then
what drives cross-country disparity in health would then be the size of the wedges (health
services and efficiency). In order to solve this quantitative puzzle, we build on the frame-
work developed by Aiyagari| (1994)), augmented to incorporate health production following
Grossman| (1972), to estimate structural parameters and the two wedges (the health ser-
vices and efficiency wedges) using a Method of Simulated Moments (MSM) approach
exploiting variation across country in economic resources, health expenditures and health
outcomes | This method allows us to identify both the size of the wedges and the elas-
ticities of the aggregates to these Wedges.ﬂ Our estimation is performed on 8 countries
(the US, Sweden, Denmark, the Netherlands, Germany, France, Italy, and Spain). An
advantage of our structural approach is to provide estimates of the elasticities of different
aggregates to health service and efficiency wedges in both partial and general equilibrium:

this allows us to estimate the magnitude of the feedback effect of all market adjustments.

Many others factor can explain cross country differences in health and health expen-
ditures. First, the health insurance system can transfer some health services from the
richest to the poorest, thus improving aggregate health status. We thus introduce in our

estimation the observed heterogeneity across country of co-insurance rate. Second, while

2A joint theory of health and economic resources must also be able to explain the fact that the
distribution of health within country is very different, in particular across groups with different economic
resources (see e.g. |Avendano et al.| (2009)) and [Smith! (1999)) for empirical evidences). Hence, beyond the
aggregate economic indicators, our estimation also take as targeted moments the health gradient in each
countries.

30ur approach is in the spirit of |Chari et al. (2007)’s work. They estimate the standard RBC model
in order to measure the contributions of various wedges (efficiency, labor, investment) on the variations
across time of macroeconomic aggregates. This method is also used by |(Ohanian et al.| (2008]) to explain
the cross-country differences in long-term changes in hours worked.



higher expenditures may lead to better health, the causality may also run in the oppo-
site direction. The rapid growth of obesity in the U.S. relative to other countries may
also explain part of the differences in health expenditures across countries (Thorpe et al.|
2004, 2007). According to |Cutler et al.| (2003), part of the differences in obesity between
the U.S. and Europe could originate from differences in food production technology and
regulation which lead to higher relative price of less healthy food choices. We also take
into account these heterogeneous risky behaviors. Third, we also introduce heterogeneity
across country coming from labor market incomes. It is well known that US earning risks
is larger in European labor markets. If we show that a large earning risk may evict health
expenditure because agents need to insure themselves against consumption fluctuations
(using precautionary savings), the effect at the aggregate level is ambiguous because capi-
tal accumulation increases output and thus average earnings, which affects the demand for
health services and the health expenditures as a share of GDP. Hence, in order to purge
our estimate of the health service and efficiency wedges from these observed cross country

differences, our estimation takes these other sources of heterogeneity into account.

We find that the US are characterized by the highest health service wedge, while its
efficiency wedge is one of the lowest, ie. the highest price of health services and a high
TFP. Our estimation shows that The US prices of health services are approximatively two
times larger than the average price in European countries. This measure is in accordance
with evidences on drug prices, physician fees, diagnostic tests or hospital costs by day
(see Tables , and , showing that the US prices are between 1.3 and 8 times lager
than in the European countries/] In addition, using counterfactuals, we find that in all
countries inefficiencies on the health market dominate the efficiency wedge in explaining
cross-country differences in health expenditure and health. Therefore, dispersion in health
prices seems to be the main cause for cross-country differences in health expenditure as
a share in GDP and percentage of population in good health. The welfare costs of this
health service wedge is large for the US: while the health sector accounts for only 14% of
GDP in the US, the welfare costs of the largest health service wedge (the highest price
of health service for the US) is only twice lower than the welfare gains induced by the
low efficiency wedge (the large TFP for the US). This underlines the strong distortions
induced by inefficiencies on the US health market.

The paper is structured as follows. In section [2] we present a simple illustrative model
to explain differences in health expenditures and health across countries. In section [3], we

expose the general equilibrium model that will be used to fit the data. In section [} we

4Remark than the US prices are lower than those in the European countries for the generic drugs (see

Table .



present the data and estimation method we use and report estimates of the model and its
predictive performance. In section [5 counterfactual simulations allows us to decompose
the cross-country differences in health indicators between the size of the wedges and the
clasticities of aggregate to these wedges. We then explore welfare issues (Section [f]).

Finally, section [7] concludes.

2 Illustrative Model

In this section, we demonstrate that differences in the price of health services are necessary
for a explanation of international stylized facts. First, because we observe that pyg > p,
for g # US, where p, is the price of health services relative to other goods in country
g, suggesting that the inefficiencies are larger in US supply of health services. Second,
because this health service wedge impacts the value (in consumption goods units) of
the health expenditures directly through a price effect and indirectly through a demand
effect. Indeed, agents choose m, the quantity of health services, to maximize expected
utility, given an income y which decreases with efficiency wedge. This results in a demand
function for medical services m, = M(y,, py) in country g with M; > 0 and M;, < 0.
We observe p,, y, and the health status m(m,), which is increasing in m. Differences
in y are unlikely to explain the pattern of health status (w(mys) < m(my) for g # US)
because income is higher in the US and the income elasticity is positive. Thus, we have
to consider price differences. However, the extent of price differences will likely create
a demand response which will lower demand for health services (m). Hence, for given
efficiency wedges, theory needs these health service wedge, ie. price differences on the
health market services, as well as restrictions on the demand for health services to yield
both higher share of health expenditure in GDP (s, = 2 97:9 < syg for g # US) but lower

v
fraction of population in good health (7(m)).

2.1 A Stylized Model

From the supply side, we focus on the inefficiency induced by the information gaps between
providers and payers of health services, as well as the administrative costs induced by the
size of the sector. These frictions induce a inefficient allocation of input specific to each
country, generated by what we call the health service wedge which leads to country-
specific price differences. Given these frictions, we then build the demand side using a

two-period model of the demand for health services and investigate equilibrium properties



and restrictions on fundamentals allowing to match the share of the health expenditures

in the total income and health levels across countries.

2.1.1 The Supply of Health Services: the health services wedge

We focus on two key differences across countries which may explain differences in prices
as suggested by |Cutler and Ly (2011)E] First, we introduce informational frictions in
the health service sector: the quality of services offered by all providers are not perfectly
observed by the payers (the insurance system). We assume that the quality can take two
values ¢ € {0,1}. The organization cost allowing to provide ¢ = 1 is p, > 0. The payers
can detect providers’ shirking behavior with probability ¢ € [0;1]. Hence, the optimal
contract for the payer is a price p, for the quality of the service such that p, = %, which
ensures that ¢ = 1 at the equilibrium.ﬂ[z] The production function of the provider is thus
m = zq(p,)b where m denotes the quantity of health services supplied to the household,
b is the quantity of services used by the providers, and z is the total factor productivity
of the health sector. Using the equilibrium price contract implying ¢(p,) = 1, we get
m = zq(pp)b = zb. Second, we allow for administrative cost in the health system. For
simplicity, we assume that administrative costs are sunk costs and proportional to the
size of the production sector (¢m). Health expenditures in units of consumption goods
are pm, given that p is the relative price of health care services. These expenditures are
also the resources for the health sector. The profit of the health sector is II;, = pm—C(m)

with the cost function C(m) = (2 + 1) m.

Property 1. The price gap of health services increases with informational frictions be-

tween providers and payers, as well as with the administrative costs.

Proof. The zero profit condition leads to equilibrium prices as function of two parameters,

informational friction ¢ and administrative cost t: p = %% +1=P((, 1) with PL(C, ) >0

5We use a highly stylized model in order to present the main arguments explaining why the price of
health services is not a competitive price. For more detailed discussions on this point, see the surveys of
Newhouse (1996]), [Dranove and Satterthwaite] (2000 and |Gaynor and Vogt| (2000), or |Gaynor and Town
(2012).

°As usual in the contract theory, this equilibrium price p,, is deduced from the equalization of the value
of the honest provider (here p, —p, with ¢ = 1) and the ones of the shirking provider (here (1—¢{)p,+¢x0
with ¢ = 0).

" Another way to generate a gap between the effective price and the reservation price p, (the production
cost), is to introduce a bargaining between the payer and the provider. The Nash product is then given
by (pp — pr)* (R — pp)'~¢ where R is the marginal revenues of the payer. In this case, the equilibrium
price is (R + (1 — ¢)p» = pp. The larger the provider’s bargaining power (¢), the higher the price. See
Gowrisankaran et al. (2015) or [Ho and Lee| (2017)) for a detailed discussion on the bargaining between
providers and payers, in a general framework where insurers bargain also with the consumers.



and P/(C,¢) > 0. O

Property [I] shows that the gap between US price pyg and the European pg increases from
¢ ~ 0 (the extreme case with infinite informational fictions) to ( ~ 1: the larger the
providers’ informational rent, the higher the price in countries with informational fric-
tions: the health wedge increases with frictions Y] Moreover, when administrative cost
increases, the price of the health services rise. This can be the case when the number
of operators/intermediaries is uselessly large in the market, perhaps due to the adminis-
trative burden of handling the insurance reimbursement process. Frictions on the supply

side of health services generate the health services wedge, implying a price differential.

2.1.2 Equilibrium: the impact of health and efficiency wedges on the Demand

for Health Services

The household’s behavior is summarized by a intertemporal choice of consumption (two-
periods model with financial constraint), where the uncertainty come from both the in-

come leve[”| and the health status in the second period of life:
U = max {u() + FE[u(d) + m(m)s])
c = 1-7)y+F —a—pupm
d = (I1+7r)a+y

S.C.

where ¢ and d are consumptions of the first and second period, i is the co-insurance rate,
r the interest rate, 7 is the tax used to fund the health insurance system and m(m) (with
7’ > 0 and 7" < 0) is the probability of being in good health, ¢ the utility benefit of good
health is ¢ and F the dividend from the health sector[/]

8We interpret these informational frictions as the physicians’ effort at work that is not perfectly
observed by the hospital manager. Then, the larger the physicians’ informational rent, the higher the
price. This can be consistent with the findings of |Cutler and Ly| (2011) underlining that specialist U.S.
physicians earn 5.8 times what the average worker does, compared to the non-U.S. average of 4.3 times.

9In the case where the markup price is determined by a bargaining between payers and providers, two
cases can arise: the US system where the provider’s bargaining power is large in a decentralized market,
and the European case where, in all countries, a public system reduces the provider’s bargaining power,
by setting the price at its lowest level.

19The second-period income is drawn in the lotteries s.t. § € {0, 12} with probabilities (w;1 — @),
implying E[y] = y and a% = 2(wy)?.

HUsing the endowment 7, each household produces input b used in the health sector. The production
cost of b is given by C(b) = £b”, with ¢ > 1. This input is sold to the health sector at price p,. The net
cost from this activity is F = max, {ppb — C(b)}. Hence, we have F = %pm at the equilibrium.

12The FOC of the program are provided in Appendix



At the equilibrium, the budgetary constraint of the health insurance system 7y = (1 —
p)pm, the decision rules m = M(p,y, a) and a = A(p, m,y, oj) give the properties of the

shares of health expenditure s = I%.

Property 2. If [7"%| > 1, then, when a>0, g—; > 0 and g—; > 0. Moreover, we always

05
have Doy < 0.
Proof. See Appendix [B] ]

Property [2] implies that the model can predict that s increases when efficiency wedge
declines (y increases) or when health service wedge rises (p increases). The low efficiency
wedge in the US (yps > yg) or/and large health services wedge (pys > pr) can explain
Sys > sp. But the model assumptions impose that 7’ > 0, with %—’;‘ > 0 and %—Zl < 0,
underlining that the price of health services and the agent income have opposite impacts
on the fraction of the population in good health. We deduce that the relative importance
of these wedges can be identified through their impact on the health expenditures as a
share of GDP (s) and on the fraction of the population in good health (7(m)): this is a

priort indeterminate, even in this stylized model.ﬁ

Notice that s decreases with income risk. Hence, the impact of higher income (yys >
yg implies sys > sg) can also be compensated by higher income risk, as in the US
economy, (02,6 > 02 implies sys < sp). Nevertheless, if the efficiency in the health
production function of a marginal unit of health expenditures is sufficiently high (|7"%| >
1), then Property [2[ shows that high price (large health services wedge) can help match
sys > sg. Indeed, the forces that drive the health expenditures as a share of GDP to be
higher in the US than in Europe (a high average income, and high prices) must simply
dominate the need for insurance coming from the precautionary saving motive, acting in
opposite direction.ﬂ Given that Property [2| yields increasing demand for health services
as income expands, a corollary is that rising income inequality inside a country (say a

mean-preserving spread) will lead to rising health inequalities.

This equilibrium analysis without aggregate macro effects shows that more savings can
lead to less health expenditures at the individual level. Nevertheless, we need to look
at general equilibrium effects because this additional saving leads to more capital, and
thus, more aggregate production, leading to higher incomes. This feedback effect of the

general equilibrium framework can then reinforce the demand for health. The crowding

13The estimation of the model will remove this indeterminacy.
MEarning risk leads to a positive precautionary saving: savings (a > 0) then crowds out health expen-
ditures.



out effect, driven by the precautionary saving, can be compensated by an income effect
driven by a more capital-intensive economy. The general equilibrium analysis can also

highlight feedback effects from tax endogenous changes.

3 General Equilibrium Model

3.1 Households

Agents are heterogeneous with respect to their productivity level e, health status A and
asset holding a. The productivity levels e are determined by an exogenous stochastic

process. In contrast, health status and asset are endogenous outcomes of the model.

Preferences. Households value both their consumption and their health status. House-

holds’ preferences can be described by the following standard expected discounted utility

S8 S S p(ele)p(h |, myule, h) (1)

e W
where 0 < 8 < 1 is the time discount factor, ¢ > 0 is consumption and A current health
status. Next period’s variables are denoted with a prime. As in DeNardi et al. (2010),
health can be either good (h = 1) or bad (h = 0). The object p(h’|h, m) denotes the
probability of being in health status A’ next period, given the current health status h and
health services m. This transition is determined by a health production function that
depends on health services m. The exogenous transition probability from the current
productivity level e to next period’s level €’ is denoted p(e’le). In contrast, p(h'|h,m)
is endogenous in the model. We assume that the instantaneous utility is additive in

consumption ¢ and health A:

l—0o

u(e, h) = 10 + ¢h. 2)

-0
with ¢ > 0 the utility benefit of good health. Hence, the rate at which the marginal value
of health increases with income depends on how fast the marginal utility of consumption

is declining.

Health Production. FEach agent can spend his resources on consumption ¢ and health

services m. Health services m improve the probability of being in good health next period.



In addition, we assume that the function that maps health services in health status is
p(h' = 1lh,m) =1 — exp(—(com + azp, + nrp)) (3)

with ag > 0, ay, > 0. With ay; > ajg, the probability to be in good health next period
is higher for agents who are currently in good health. We assume that the individual
probability to be in good heath depends on the country specific baseline health, denoted
ry for "risky behaviors", for example obesity or other environmental factors that may

affect the transition rates.

Resource Constraint. Labor income is affected by an idiosyncratic stochastic process
e that determines the value of efficient labor. e is the sum of an AR(1) permanent shock
with parameters (pe,0.) and a transitory shock with standard deviation o,. Market
incompleteness prevents agents from insuring against the idiosyncratic risk. In addition
to labor income, agents collect capital income from asset holding a, with risk-free return

r rate. Next period’s asset a’ is then
a=a(l+r)+we(l—71)—c—ppm (4)

Income is spent on labor income taxes (with flat-tax rate 7), consumption ¢ and health
services m. The variable p refers to the relative price of health services with respect to
consumption good. u refers to the co-insurance rate. This captures the fraction of out-
of-pocket expenditures in total health expenditures. In addition, assets have to satisfy a
borrowing constraint

a>0. (5)

Endogenous Demand for Health Services and Savings. As far as each agent is
concerned, the state variables are the realizations of the household-specific shock, e, the
stock of wealth, a, and health status h. The dynamic program solved by an individual
whose state is (a, h, €) is

ol

V(a,he) — max { S oht Y S el | m)V (!, B, e')} (6)

m,c
e h'

subject to equations and . V' denotes the individual’s value function. The solution
that solve this problem is a set of decision rules that map the individual state into choices

for consumption and health services. We denote these rules by {c(a, h,e), m(a, h,e)}.

10



3.2 Good-Producing Firm

Production Y is characterized by constant returns to scale using aggregate capital K and
labor N as inputs{"|
Y = AK*N'™® (7)

A captures technological factor productivity and 0 < a < 1 the capital share in GDP.

The representative firm operates under perfect competition such that profit maximization

F = aA (%)H—(sk (8)

leads to

with w the wage rate, and §; capital annual depreciation rate.ﬁ

3.3 Health Insurance System

The government provides health insurance. Health insurance reimburses medical expen-

ditures using proportional taxes on labor income:
N = (1= pp Y mla b, he) (10
e h a

where A(a, h, ) is the stationary distribution of individuals across individual states (a, h, €).
Given the co-insurance rate pu, the tax rate 7 must finance expenditures. Equation @D
leads to wN = (1 — a)Y": the tax rate is proportional to the GDP share of health expen-

ditures.

The supply of health services is the same as in section [2.1} Hence, households transform

a part of their consumption goods in inputs supplied to the health sectorE This sector

15 Aggregate employment is exogenous and result from the Markovian representation of the AR(1)
process on productivity e.

16In the model, household’s utility is not a function of leisure. As a result, employment level is
independent of factor prices w and r, distribution of health and asset and the aggregate capital stock.
Aggregate employment can be directly computed from the Markov process governing the evolution of
labor productivity e.

I"In Equation , the dividends from the health service sector do not appear (see footnote 10 in section
. Indeed, without any information on the costs supported by the household for providing input to the
health service sector, we assume that the households do not perceived dividends from this sector. This
is possible when ¥ — 1 for the estimation procedure of the model.

11



does not generate profit. The price of health services depends on physicians’ informational

rent, given the administrative costs.

3.4 Definition of Equilibrium

A steady-state equilibrium for this economy is a household value function, V(a,h,e);
a household policy, {c(a,h,e), m(a,h,e)}; a health insurance system, 7; a stationary
probability measure of households, A; factor prices, (r, w); and macroeconomic aggregates,
K, N, such that the following conditions hold:

(a.) Factor inputs, tax revenues, and transfers are obtained aggregating over households:
K = ZZZa)\(a,h,e), N:Zeij
e h a J

(b). Given K and N, factor prices r and w are factor marginal productivities (Equations

and @)

(c.) Given r,w, T, the household policy solves the households’ decision problem described
in @

(d.) Tax rate T adjusts such that health insurance budget constraint is satisfied.

(e.) The goods market clears : Y =3 >, > c(a, h,e) + pm(a, h,e)X(a, h,e) + 0, K.

(f.) The measure of households A(a, h, €) is stationary.

This equilibrium depends on both health services and efficiency wedges (A, p). The nu-

merical method used to solve it are described in the appendix [C]

4 Data and Estimation

We estimate the model on eight countries: the US, Sweden, Denmark, the Netherlands,
Germany, France, Italy, and Spain. We chose these countries because both OECD data
and comparable longitudinal micro data was sufficiently available to estimate structural
parameters. There is considerable heterogeneity in both outcomes and institutions across
these countries. We will assume that the preferences and the health production function

parameters are the same across countries. Hence, we estimate simultaneously all countries.

12



We use a two-step strategy to estimate/calibrate parameters of the model for g = 1,...,G
countries. Firstly, we describe how the auxiliary parameters are set using external in-
formation (Micro and Macro datasets). In a second step, we use a method of simulated

moments approach to estimate remaining parameters.

4.1 Auxiliary Parameters

We use different sources of data to obtain auxiliary parameters[s|

Income Risk. Estimating income processes requires panel data. For the United States,
we use eight years of the Panel Study of Income Dynamics (PSID) data (1990 to 1997).
Data after 1997 is collected every two years, complicating the estimation of the income
process. For European countries, we use eight years of the European Community House-
hold Panel (ECHP) from 1994 to 2001. We first net out the effect of age from income
by regressing an household’s total net income on a flexible age polynomial and obtain
residuals. We use after-tax household income as it allows for differences across countries
in social programs that may mitigate income risk. For the error component, we assume
the following process

N =€ +u  with e = peeg 1+ vy

where v; is the innovation to the persistent component, distributed N(0, c?), whereas the
transitory component u; is distributed N (0, 02). Table d|shows the estimates of the income
process. Overall, the variances of the transitory components are similar. The estimates of
the stationary variance of the permanent component are larger in the US than in European
countries. We find considerable persistence in income, with autocorrelation coefficients
ranging from 0.9697 (the Netherland) to 0.9798 (Spain). The main source of the difference
in income risk is the scale of the innovation to permanent income in the U.S. The variance

of the permanent shock is twice as large in the U.S. compared to Europe.

Risky Health Behaviors. To calibrate the variable r; , for the selected countries g, we
use the Study of Health, Ageing and Retirement in Europe (SHARE) and the Health and
Retirement Study (HRS) for the US for the year 2004. We use an indicator of obesity for
a body mass index larger than 30 and compute the average obesity rate of those between
the ages of 50 and 75. Obesity is a good summary measure of past physical activity as

well as eating habits. It is unlikely to be the result of past health services or depend on

BDetails on data sources to construct variables can be found in Appendix A.
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parameters of the health insurance system. Body mass peaks around those ages which
justifies looking at this age range as a summary measure. In Figure [1, we can observe
that Americans have the largest share of the population which are obese: more than 30%
of this population has a BMI over 30, followed of Spain, with 25%, while other European
countries tend to have less than 20% of their population with a BMI over 30.

Co-insurance Rates. We use aggregate data from OECD Health Data to compute
the co-insurance rate p across countries for 2005. We define the co-insurance rate as
private out-of-pocket household expenses as percentage of health expenditures. This data
is not available for Italy. We use the World Bank data for this country with a similar
definition. Figure [2| shows the differences across countries. Spain and Italy have large
share of out-of pockets over total health expenditures, while France and the Netherlands
have the smallest shares. The US ranks in the middle.

Other Parameters. We use Penn World Table (Feenstra et al.| (2015)) in order to
calibrate the country-specific shares of capital («) and the depreciation rates (dx). The
values reported in Table [5| give the estimates for the period 1990-2005. The share of
capital in production (a) is between 0.3399 (Deutschland) to 0.4379 (Italy), the value
for the US being 0.3553. In the case of the depreciation rate (Jx), the estimates range
between 0.0346 (France) to 0.0483 (Sweden), with a value of 0.0401 for the US.

4.2 Method of Simulated Moments

We have three groups of structural parameters to estimate. The vector of preference pa-
rameters is given by {5, 0, ¢}. Preference parameters are identical across countries. The
second group consist of parameters of the health production function {ay, a1,v,n}, also
constant across countries. Finally, we have two country specific parameters, {A,,p,},
capturing efficiency wedges, measured by TFP gaps in producing goods (A,) and health
services wedges, measured by price gaps of health services (p,;). These wedges are es-
timated by taking the US as the reference country: we thus normalize Ayg = 1 and
pus = 1. Hence, the estimation provide measures of the wedges across economies. No-
tice that only cross-country differences can be identified using our data. The structural

parameter vector to estimate is given by

0= {67 g, (ba Qp, O, 7% , {Ag}gyéUSa {pg}g;éUS}
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The structural estimation of the model allows to quantify the mechanisms of propagation

of the revealed country-specific wedges (health services and efficiency).

Denote the set of country specific auxiliary parameter x, and x = {xi, ..., x¢}. For each

country, consider a set of M, moments (or targets) denoted

m9<@7Xg) = {m9,1(97X9)7"'vmg,Mg(@’Xg)} . (11)

The moment vector over all countries is given by

m(@aX) = {mg(®7xg)’"'7mG(®7XG)}/' (12)

The total number of moments is M = 3 M,. Given © and x, we can simulate these
moments from the model using S draws for income and health. Denote the simulated

moment vector, mg(O, x).

We combine a set of aggregate moments and moments derived from micro data. We
convert all monetary amounts to US dollars PPP adjusted. In order to partially pin
down risk aversion, we use the ratio of capital to GDP, K/Y from Penn World Table
(Feenstra et al.| (2015)) over the years 1990 to 2005. We also use GDP per capita relative
to US, ffg = Y,/Yys to identify efficiency wedges (TFP differences). A third set of
moments involves the share of health expenditures as a fraction of GDP, s = £*. We use
information from the OECD Health data from 2003-2007 ] The sample for the estimation
of s is shorter than the one used to measure K/Y and Y,/Yyg. Beyond the constraint on
data availability, the non-stationarity of s leads us to favor a measure that account for
the current situation in each country, whereas a more longer sample for K/Y and Y,/Yys

allows us to smooth the cyclical components of these stationary statistics.

Moments involving micro data help estimate the health production function. We use
SHARE and HRS data for 2004 and 2006 to estimate health state transitions. We also
use those data to estimate the gradient of health status by levels of wealth (capital). This
further strengthens the identification of the health production function. Health transition
probabilities depend only on wealth trough the choice of medical consumption. Hence,
the variation in observed health status by wealth level helps identify the productivity of
medical consumption, ag. We use self-reported health which is asked in both surveys. Of
course, one could be interested in considering multiple dimensions of health but the com-

putational burden of doing this prohibits this possibility. Self-reported health is reliable

9The OECD health data does not include data for Italy. We use the corresponding value from the
IMF.
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overall health measure predictive of mortality and use of physician services (Miilunpalo
et all |1997). Respondents are asked to rate their health from poor to excellent using 5
levels. We convert this measure to a binary indicator where 1 denotes very good or excel-
lent health and zero other cases. It is well-known that self-reported health varies across
countries in part due to differences in reporting scales (Jurges, 2007, Kapteyn et al., |2007)).

We correct for reporting scales by following the strategy proposed by [Jurges| (2007)).

We estimate a logit model relating self-reported health to more objective measures of
health and country fixed effects. The country fixed effects reflect different reporting
styles. The average predicted probabilities of being in good health is given by p(X,, g)
where argument g denotes that the fixed effect of country ¢ is used in predicting good
health in that country and X, denote a set of objective health conditions. In order to
correct for reporting styles, we set the fixed effect to a base country, say 1, which is
Germany in our analysis, and use p(X,,1). We can do something similar for transition
rates. Denote by p;x(Xy, g) the joint probability of being in state j at time ¢ and & at time
t+1. We can predict those probabilities using a logit where the dependent variable equals
one when states j and k are observed over the two waves and use both set of observed
health conditions at ¢ and ¢ + 1. Using Bayes rule, the transition rate can be computed
as Pr|j(Xg,9) = I?ch—fi};])‘ Hence, the corrected transition rate is given by py;(X,, 1).
Since transition probabilities sum to one conditional on state j, we use pijo(Xgy, 1) and
P11(Xy, 1) as moments ]

To compute the health gradient, we first create bins based on the distribution of net
wealth in 2005 PPP adjusted US dollars. We use the bins [0 — 100k, 100k — 250k, 250k —
450k, 450k+]. We compute the average adjusted predicted probability of being in good
health within each bin, p,,(X,,1) for ¢ = 1,2,3,4. We use as moments the relative
probability using the first bin as a base: p, (X, 1) = pg(Xg, 1)/P1,4(Xy, 1) for ¢ = 2,3, 4.

The vector of moments for each country is given by
mg = {Kg/nga }79’ Sgaﬁl\O(Xg’ 1)7ﬁ1|1<X97 1)72_92(X9a 1)7]_)3(ng 1))?4(‘){97 1)} (13)

where ffg is not included for the U.S.

We report in Figure [3| the computed moments from the data. In terms of capital-output
ratio, Italy, Spain and the US have the highest capital to GDP ratio while Sweden has the

lowest 1] GDP per capita is in general 40 to 20% lower in European countries relative to

R 20Giyen that surveys measure health every two years, we recompute annual transition rates, solving
Iy = 112 for II; where II, is the markov transition matrix for ¢ year transitions.
21Qverall, the shares of housing capital are larger in European countries than in the US (more than
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the U.S. The U.S. spends 14% of GDP on health while only three countries rise above 10%
in Europe (France, the Netherlands and Germany). In terms of transition rates into good
health, the U.S. ranks 6 out of 8 countries for transition rates conditional on being healthy
and third for transition rates from bad health to good health. Finally, the health gradient
by wealth level is much steeper in the U.S. than in any European country. For example,
those in the highest wealth level (more than 450,000% US PPP) had a probability of being
in good health 34% higher than those in the lowest wealth group (less than 100,000 US
PPP). Denote by mp(©y, xo) the vector of moments computed from the data, where O

and xq are the true values of the structural and auxiliary parameters.

The difference between simulated moments and moments from the data is given by
35(0,x) = [Mms(0, x) — mp(Op, x0)]. The MSM estimator © is the solution to the mini-

mization problem

IIl@il’l §5(67X>/WN§S(®7X) (14)

where Wy is a positive definite weighting matrix which depends on the data. We choose
a diagonal matrix with elements equal to the inverse of the variance of each moment
as a weighting matrix. For moments involving microdata, we use the bootstrap to find
the variance while we use the time-series variation to compute the variance for aggregate

moments.

Because the function is not a smooth function of the parameters we follow the method
proposed by (Chernozhukov and Hong) (2003)). Instead of minimizing directly the objective
function, we construct a Monte Carlo Markov Chain which converges to a stationary

process with a distribution whose mode is equivalent to the MSM estimator.[f_?]

4.3 Estimation Results
4.3.1 Structural Parameters

Estimation results are reported in Tables [6] and [7] There are parameters common to
all countries {o, 8, ¢, ¥, 6p1, dp2, n} that summarize the preferences and health technology
(Table @ The other set of parameters such as price and TFP gaps are country specific
(Table [7)).

45% in European countries vs. 39% in the US). These shares of housing capital are especially high in
Italy and Spain (48% and 46.5% respectively). See [Kamps| (2006) and Backus et al| (2008]) for more
details on this decomposition of capital.

22Gee Appendix @I for more details.
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The coefficient of relative risk aversion, o, is estimated at 3.158 which is within the
range of estimates found in the literature for precautionary saving models. The discount
factor 3 is estimated to be 0.832 which implies an annual discount rate of 20.2%.@ This
level of impatience is large compared to existing estimates. Such a high discount rate is
needed in order to match simultaneously the capital-to-GDP ratio and the health gradient.
With risk aversion at 3, the capital-to-GDP ratio would have been too large for standard
discount rates (above 5). Similarly, the health gradient with wealth would not be steep
enough at values of risk aversion below 2 as the curvature of the utility function has a
positive effect on how much health spending is responsive to income/wealth (see Hall and
Jones (2007)). The marginal utility of being in good health is found to be 0.079 which
is large, given that the curvature of the utility function implies low values of utility from
consumption. The consumption value of being in good health is equal to 78% of the US
average consumption@ The marginal productivity of health investment «q is found to
be large, at 2.088. This value is reminiscent of Property [2} large marginal benefits from
investing in health is necessary to allow the model to replicate a data-consistent GDP share
of health expenditures.ﬂ In order to gauge the plausibility of our parameter estimates,
we compute elasticity of health expenditures pm to the co-insurance p generated by the
model. This elasticity is 0.4 without any adjustments in tax and interest rate, but 0.29
when tax rate adjusts and 0.31 when both tax and interest rates adjust. These estimates
are in the range of the RAND Health Insurance Experiment (at 0.2). If one considers that
the RAND experiment is more close to a partial equilibrium analysis, the gap between
our estimate and the RAND one can come from the scope of the experiment: in the
RAND experiment, out-of-pocket expenditures were subject to a limit, which is not the
case in our coinsurance rate counterfactual. Our US income elasticity of pm is 1.97 (in
general equilibrium), which lie between the macro estimates (close to 1) and Hall and
Jones| (2007)’s findings (higher than 2) ¥ Hence, we do not require an impossible income

elasticity in order to match data.

23Tn heterogeneous agent model with financial constraint, the model can be far from the steady state
restriction of representative agent model 1 = (1 + r), because financial constraints implies 1 < 8(1 4 r)
at the equilibrium.

24We deduce this number by computing o defined as follows: % = Cll__; + 7¢, where 7 is the
share of individual in good health in the economy.

25In addition, the stylized model (equation in Appendix suggests that, in simple framework
without savings, the model would replicate a data-consistent GDP share of health expenditures with a
price elasticity lower than 1 in absolute value and an income elasticity larger than 1. Interestingly, we
will show in Section |§| that these conditions also hold in our model.

26We compute this income elasticity using the TFP counterfactual in Section [5| and make sure to
compute the average response of pm to a 1% increase in total income (including labor earnings and
financial income).
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We estimate strong state-dependence in health transition probabilities with the probabil-
ity of being in good health next period being much larger if one is already in good health
than if it is not (ay; > «yp). Finally, we estimate a negative effect of the obesity rate on
the probability of being in good health: the elasticity of this probability to BMI is 0.77%
in the US.

4.3.2 Estimated wedges across countries

The estimation procedure allows to measure the cross-country inefficiencies in terms of
health prices and TFP (see Table : the health service and the efficiency wedges.

As for the price of health, the differences across countries of the health services wedges are
large. All countries are characterized by lower values than the US economy (normalized to
one): the estimation reveals an inefficiency gap for the US. France, the Netherlands and
Denmark display the cheapest health prices relative to the US (around .3 - .4). Germany
and Sweden constitute a second group with health prices hovering around .6 relative to the
US, whereas the third group is composed by Italy and Spain with health prices hovering
around .7-.8 relative to the US. Our results are consistent with the health price dispersion
in Tables [I] 2] and 8] The remarkable result is that this simple model makes it possible
to find the ranking of countries in terms of price of health services. The most surprising
result comes from Spain. In the Tables[I] this country seems to have the lowest prices in
Europe, but a more detailed data show that the physician fees in Spain can be very high
for a Furopean country: 2.5 times higher than in France for an appendectomy, 1.14 for a

cataract surgery and 12.33 for a hip replacement 7|

As for efficiency wedge, it captures the heterogeneity in economic development across
countries. The US, Denmark and Sweden appear as the most productive economies while
Spain and Italy lie at the other end of the TFP distribution. The estimated inefficiencies
suggest that countries such as the US, with high price of health services and high TFP,
could use their advanced technological development (TFP efficiency) to pay for expensive
price services (health market inefficiency). Other countries have high TFP and cheap
price of health, such as Denmark. Estimated gaps show that price dispersion appear very
large, even larger than gaps in TFP, thereby suggesting that our focus on cross-country

differences in inefficiency of the health sector is supported by the data.

27See the data provided by the IFHP (2009) for more details.
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4.3.3 Model fit

Figure shows that the model succeeds in fitting the share of health expenditures (p,m,/y,,
the Spearman correlation is 0.95). The model slightly overestimates the transition rate
from good to good health but the ranking of the countries is well reproduced (the Spear-
man correlation is 0.63 for py1(X,,1)). The model fit is worse for the transition from
bad to good health (the Spearman correlations are -0.83 for pio(Xy,1)). Nevertheless,
the model reproduces the empirical evidence that the share of health expenditures is the
highest in the US but with a low percentage of people in good health (only Italy and Spain
perform worse) as well as in terms of health inequalities, measured by the health gradient
(the highest in the US). At the opposite, Denmark performs much better: for the low
share of health expenditures (only Italy and Spain have lower s), the percentage of people
in good health is the largest, and the health inequalities are the lowest. Italy and Spain
seems to be the worse country, with high health inequality in Spain. Finally, Germany,
France, the Netherland and Sweden have similar outcomes, with higher shares of health
expenditure in Germany and France: the model fits this feature. Figure [7] shows that
the simulated moments are very close to their empirical counterparts: the capital /output
ratio and the GDP differences are well reproduced (the Spearman correlations are respec-
tively 0.48 and 0.76). Finally, health inequalities, measured by the health gradient are in
accordance with the main features of the data (even if the Spearman correlation are low,
respectively 0.25, 0.33 and 0.4 but always positive), showing than the US is the country
where inequalities are the largest, whereas Nordic countries are those where they are the

lowest.

5 Paying More for Less: The Leading Role of Health
Services Wedge

The main challenge of this paper is to evaluate the respective contributions of wedges
on health services market and on technological efficiency on cross-country health perfor-
mance. The analysis of the stylized model presented in the section [2| has shown that high
health services prices can reduce the fraction of population in good health, but at the
same time increase the health expenditures as a fraction of the GDP. At the opposite,
it shows that high incomes increase both the fraction of population in good health and
the health expenditures as a fraction of the GDP. These mechanisms are at the heart of

our identifying strategy for estimating the model. Now, using the estimation results, we
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go beyond by quantifying the respective impacts of differences in health services price
and TFP on both the fraction of population in good health (p(H = 1)) and the health
expenditures as a fraction of the GDP (s). To this end, we perform counterfactual ex-
periments in which the model predicts what would have happened in one country when
faced with the health service price (p) or TFP (A) from another country. These counter-
factual experiments will be also the opportunity to quantify the impact of interest rate
adjustments: we then distinguish counterfactuals at the general equilibrium (adjustment
of the interest rate) from counterfactuals at partial equilibrium (interest rate fixed at it

initial value).

5.1 The US with European wedges.

For the purpose of clarity, we focus first on the case in which the US is characterized by
average European health services prices (pgy) or TFP (Agy). These different experiences
mean that the US experience (i) a decline in health service wedge when the price is set to
the one of European market (pys > pry), or (i) a increase in the efficiency wedge when
TFP is set to European level (Ayg > Agy). Figure |§ reports the model predictions dy/y
for y = {s,p(H = 1)} in response to the change dz/x < 0 for z € {p, A}.

In response to a lower health service price, the model generates a decline in health expen-
ditures as a share of GDP (panel (a) of Figure [8| where dy/y is negative), and an increase
in the fraction of the population in good health (panel (b) of Figure [§| where dy/y is pos-
itive). This suggests that the health services wedge (price difference) can explain the US
specificities with respect to the health expenditures as a share of GDP and the fraction of
the population in good health. In contrast, by switching to the European TFP, the model
predicts that both the health expenditures as a share of GDP and the the fraction of the
population in good health declines. Hence, without price differences, it is not possible to

explain cross country differences in heath and health expenditures.

What do we learn from quantitative analysis? The quantitative analysis allows to decom-
pose the model prediction dy/y between the estimated size of the shock (the change in the
wedge size dx/x) and the sensitivity of behaviors to this change in the market inefficiency,
basically defined by the elasticity of y to x and measured by the estimated model.@ Fig-

ure |8 recalls (see the estimated parameters in Table ??7) that the health services wedge

28We report below results under general equilibrium: individual behaviors adjust to the counterfactual

economic environment, as well as input prices (wage rate w and interest rate r) and tax rate (7). We report
Y1—Y0

— (itwvo)/2

(z1+20)/2

Tr1—Xg
(z1+wo)/2"

, and we denote abusively dy/y = ~2=%— and dz/x =

arc-elasticity defined by ¢, T 70)/2
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(price difference) is larger than the efficiency wedge (TFP difference): inefficiencies in the
health services market are larger than the technological gaps across countries. The new
information provided by Figure [§]is that the elasticities of health and health expenditures
to the health services price or to the TFP are of rather similar magnitude, underlying
that the sensitivity of the behaviors to these two wedges is large. Given that the health
services wedge (price difference) is larger than the efficiency wedge (TFP difference), these
similar elasticities suggest that the primary driver for US specific performances on the
health service market lies in the large size of the health services wedge. What are the

economic mechanisms that generate these elasticities?

The elasticity to the health services wedge. The reactions of the US economy to
a decline in the health services wedge are displayed in Figure |§| (US price elasticities). At
the partial equilibrium, a reduction of health services wedge leads health services m to
increase, which rises the percentage of the population in good health@ The reduction
of the health services wedge leaves more resources for individual savings. Aggregate
capital stock rises, thereby increasing productionm The health expenditures as a share
of GDP declines as the changes in health price dominates the fall in the demand for health
serviceﬂ, whereas public health and GDP improveﬂ At the general equilibrium, the tax
rate adjusts to balance the health insurance system: with lower inefficiency on the health
service market, the US tax rate is reduced by 4.5 points in percentage (from 20.10% to
15.43%). The variations in the tax rate are proportional to changes in GDP share of health
expenditures (see Equation (10))). This additional reduction of distortions in the US leads
households to save more, which increases the capital stock in the economy, therefore shifts
wages upward and reduces the interest rate. Hence, this tax reduction, accompanied by
a wage increase thereby amplify the effect of reduction in the price of health services

on all variables: general equilibrium magnifies all the price elasticities (Figure @E The

29 A 1% reduction of the price of health services increases health expenditures by 0.55%, whereas the
percentage of the population in good health is reduced by -0.054%.

30The price elasticity of the stock of capital is -0.11, and the price elasticity of GDP is -0.04.

31The health expenditures as a share in GDP falls by 0.51% for 1% price gap reduction.

32Beyond these aggregate performances, a decrease in the health services wedge modifies health in-
equalities, summarized by the health gradient. At the bottom of the wealth distribution, the health
wedge reduction allows the poorest to access more easily to the health system. At the top of the wealth
distribution, the impact of the price variation is negligible on behaviors: rich groups were already healthy
prior to the switch to a more efficient health services market. Hence, ps/p; largely declines (Figure @
For the middle class, the reduction of the health services wedge is accompanied with a wealth increase
allowing these agents to deviate from the health conditions of the poorest: this explains the increases in
p2/p1 and p3/py (Figure ).

33The wealth effects induced by health services wedge variations, and specific to general equilibrium,
are stronger at the bottom of the wealth distribution, such that, (i) the gap between the poorest and the
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gaps between the measures of the elasticities at partial vs. general equilibrium are small
because the changes in the price of health services have only indirect impacts on wages
and interest rates: the price elasticities of the health expenditure as a share of GDP is

-0.49% at partial equilibrium vs. -0.51% at general equilibrium.

The elasticity to the efficiency wedge. The US TFP elasticities (Figure @ give the
reaction of the US economy to an increase of the efficiency wedge, ie. a reduction of the
TFP in US.E At the partial equilibrium, this TFP variation changes only Wages.ﬁ This
negative income shock leads to a reduction in health expenditures and thus reduces the
percentage of the population in good health@ It also reduces households’ savings and
thus the stock of productive capital, thereby magnifying the negative impact of TFP on
GDPE These large negative income effects lead the health expenditure as a share of
GDP to be reduced. At the general equilibrium, the tax rate declines as the health
expenditures as a share of GDP goes down. This creates a positive wealth effect, which
tends to dampen the initial fall in TFP. As a result, effects on macroeconomic aggregates

at the general equilibrium tend to be dampened with respect to the partial equilibrium@

5.2 Robustness: the European countries with the US wedges.

In this section, we present the health expenditures as a share of GDP and the fraction
of the population in good health predicted by the model when European economies are
faced with US wedges on health services or efficiency. Obviously, the induced changes in
wedges are not identical across European countries. This exercise allows us to test the
robustness of our conclusions with respect to various estimations of the size of wedges

and of the model’s elasticities that are both country-specific. We then show that the

richest (ps/p1) is smaller (larger) than at partial equilibrium, and (%) the differences between the middle
class and the poorest (pa/p; and p3/p;) tend to increase (to reduce).

34Tn our simulations, the TFP is set to its estimated level for the average European economy.

35They fall by -1.55% for 1% TFP decrease.

36The reduction in m and p(H = 1) are respectively 1.98% and 0.19% for 1% TFP decrease.

37The elasticity is equal to 1.50%.

38The elasticity of s to A is 0.625.

39 As the increase of efficiency wedge (a TFP decline) reduces all wages, this particularly affects total
incomes of the 75% poorest agents who reduce their health expenditures: health inequalities decrease
across all households, but less with the top 25% richest (p4/p1 declines by only 0.009% for 1% TFP
decrease, whereas py/p; and ps/p; are reduced by respectively 0.09% and 0.125% for 1% TFP decrease),
who are less sensitive to wage changes thanks to their financial incomes.

40This is not the case for the health gradient, as the richest individuals benefit more from the decline
in taxation (see Figure E[) The same damping effects related to general equilibrium adjustments are
observed in the European countries (see Figure .
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differences in the health service price play a leading role in the explanation for the cross

country differences in health.

We present in Table [§ the predicted health expenditures as a share of GDP (s, columns
(2)-(5) in panels (a) & (b)) and fraction of the population in good health (p(H = 1),
columns (6)-(9) in panels (a) & (b)) when European economies are faced with US price
(panel (a)) or TFP (panel (b)). As in Figure[§| we decompose the total effect on health
expenditures as a share of GDP and on fraction of population in good health (columns (4)
for the evaluation at partial equilibrium (egp), (5) for the evaluation at general equilibrium
(eqg)) between the size of the change in wedges (health service wedge in column (1)-panel

(a) and efficiency in column (1)-panel (b)) and the elasticities (g, columns (2) for egp, (3)
for (eqg)).

The changes in the health services wedges (change in the price of health services) reveal
that there are three groups: the first composed of Spain and Italy where the changes in the
price of health services are between 0.25 and 0.45, the second composed by Deutschland
and Sweden where the changes in the price of health services are 0.45, and the second
composed of Denmark, France and the Netherland where the changes in the price of
health services are larger (between 0.73, 0.75 and 0.81 respectively). Price elasticities of
the health expenditures as a share of GDP lie between 0.077 and 0.52, which is lower
than in US (0.55). They are larger for France and the Netherland where they are equal
to 0.48 and 0.52 respectively. These results underline the large heterogeneity of market
adjustment across countries, despite the common structural parameters. The combination
of these large price elasticities with the large changes in health services prices lead France
and the Netherland to be the countries where the shift to the US price increases the
share of health expenditure the most. At the opposite, Italy and Spain combine low
price elasticities with small price gaps leading to the smallest changes in the share of
health expenditure. Except for the Italy where the elasticities are very small, the general
equilibrium adjustments lead to dampen the impact of a health service wedge change on
the health expenditures as a share of GDP.

If we compare these results with those obtained for a change in the efficiency wedge (a
change in TFP), the main difference lies in the sizes of the changes in wedges: they are
smaller than for the health services wedges. Moreover, the magnitudes of the country-
specific elasticities of the health expenditures as a share of GDP at health service wedge
are larger than the elasticity at the efficiency wedge. Thus, the combination between
smaller changes in the efficiency wedge and the smaller elasticities explains the smaller

variations in the health expenditures as a share of GDP. Even if the small changes in the
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efficiency wedge lead to small variations in the health expenditures as a share of GDP,
the differences between an evaluation at partial or at the general equilibrium are larger
than for a change in the health service wedge due to the direct impact of TFP variations
on the prices {w, r}. Moreover, the general equilibrium magnifies the elasticities because
the increase of tax induced by the rise in s is overcompensated by the direct impact of the
TFP increase on the prices ({w,r}), generating a wealth effect specific tho the general

equilibrium adjustments.

Table [§] also allows to assess the impact of change in the two wedges (health services and
efficiency) on the percentage of people in good health. We observe then that for 2 out of 7
countries the changes in health services wedge dominates the change in efficiency wedge.
For this group of country (France and the Netherland), the result comes again from the

large size of the estimated health services wedges.

Hence, the conclusion based on the US economy and showing that the health prices lie
at the heart of the cross country differences seems to be robust: it is not dependent of
the country chosen as the reference, even if the order of magnitude changes because the

elasticities are country-specific{]

6 Welfare

Our counterfactual experiments show that large health wedge (high price of health ser-
vices) tends to lower the utilization of health services, thereby the fraction of people in
good health, hence welfare. In contrast, small efficiency wedge (high TFP) increases in-
come, which allows individuals to spend more on health and reach a higher probability of
good health, thereby increasing welfare. The US is characterized by a high health wedge
and a small efficiency wedge. With respect to the health indicators, we have shown that
the negative impacts of the price gaps are not compensated by those induced by the TFP
gaps. Is this conclusion also relevant when we consider welfare? Indeed, the weight of
health in welfare can be small and thus dominated by other components highly linked to

the TFP gap. Which gap is quantitatively more important on the US welfare?

We aim at answering this question by looking at welfare implications of changes in US
health services and efficiency. In these counterfactual experiments, US price (TFP) is

replaced by the average of the estimated values of the European countries. Table [

4“1The introduction of the US health services wedge in European countries would lead to increases of
the tax rates from 0.9pp (Spain) to 9.47pp (the Netherland). Hence, the increase of the health services
wedge is magnified by the rise in distortions induced by the tax rate increases (Figure .
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reports the model’s predictions under general equilibrium. Welfare changes are computed
as v % change in permanent consumption that US individuals would willing to pay to
switch to the European value. The formula is the following. We compute the fictitious

consumption level ¢, corresponding to the benchmark welfare such that

ZZZZBt(_ +¢h)Aoahe ZZZ (a, h, €)o(a, h, e)

We repeat the same calculation in order to get ¢; in the counterfactual experiment. The

welfare change is measured as v = (Eff@oa)) 7 which can be decomposed as follow: v =
T1—Xo o (514—;0)/2 _
E2le oy 120) 2 where eg, = =3, for z = p, A.
(z1+20)/2

Table [0 suggests that welfare consequences of health services wedge are large. A switch
to European health price increases US welfare by approximatively 6% in terms of perma-
nent consumption. This result comes from the large price gap between US and Europe.
Table [J] also suggests that efficiency wedge matters more than health wedge. Indeed,
Americans would need to be compensated by 13% of permanent consumption to switch
to the European TFP. This result is mainly due to the large impact of the TFP on all
the economic mechanism (larger elasticity eg,), but not from the estimated size of the
TFP gap. Interestingly, even though the GDP share of health spending amounts to 14%
of GDP, changes in health service wedge have large welfare consequences: it represents a

half of the impact of the efficiency wedge.

Figure [12| reports welfare changes across the distribution of labor earnings. A large part
of the cross individual differences with a country come from the health expenditures. The
poorest people spend a modest part of their income on health care costs: they are not
very sensitive to price variations in health services and thus benefit from the most modest
welfare gains when health market inefficiencies are reduced. The same reasoning applies
for a reduction in TFP: a decrease in their incomes (almost only wages) only reduces
their consumption, whereas the "quality" margin of their welfare (ie, the state of health)
does not change as much, as it was already low before the TFP decline. For the middle
class, the impact of a wedge variation is, on the contrary, very important. In fact, these
agents, with modest financial wealth, had begun to taste the well-being of their health.
Reducing the price of health brings them great welfare gains, while reducing their income
through a reduction of the TFP, thereby leading them to give up health expenses. TFP
changes tend to affect all income levels equally (due to the direct effect of TFP on the
wage rate that applies to all productivity levels). As a result, welfare impact of lower

TFEFP negatively affects US workers in the same way along the income distribution. In
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contrast, Figure [12| confirms that changes in prices affect more high-income groups than
low income groups. Indeed, with lower price of health services, GDP-share of health
spending declines, hence the tax rate falls. All income group benefit from lower taxation,
especially the high-income group. The richest, meanwhile, are characterized by a high
share of health expenditure in their total expenditure, and by a large share of financial
income in their total income. It is clear then that they are the primary winners of the
reduction of inefficiencies in the health market. For high-income individuals, the welfare
decline induced by the decline in TFP, which is largely explained by the renunciation of

health, is negligible because the increase in health expenditure has a marginal return.

7 Conclusion

Health expenditures as a share of GDP and health status vary significantly across coun-
tries. While some have argued that the lack of a strong link between the two at the
aggregate level is evidence that the marginal returns of health expenditures paid by rich-
est individuals are very small, others have argued that prices and inefficiencies blur the
link between health consumption and health. In this paper, we evaluate the contributions
of two gaps on the cross-country differences in the GDP share of health expenditures and
health status: (i) the TFP gaps measuring the relative economic development (called
efficiency wedge), and (i) the price gaps capturing the inefficiencies on the health service
market (called the health service wedge). To this end, we extend a general equilibrium
framework a la Aiyagari (1994)) by including health production (Grossman,|1972)). Using a
method of moments approach, we estimate its structural parameters using macro and mi-
cro data from the US and seven European countries. Our estimation reveals not only deep
parameter values related to preferences and health production but also country-specific
structural price and TFP gaps. We perform counterfactual experiments to quantify the
relative role of price, TFP and coinsurance rates in explaining observed cross-country

heterogeneity in health expenditures and health status.

We find that the US are characterized by the highest health service wedge (health price)
of our sample and lies among the lowest efficiency wedge countries (highest-TFP). In
addition, using counterfactuals, we find that inefficiencies on the health market dominate
the high technological efficiency when we focus on health indicators. It is also the case for
European countries. Therefore, dispersion in health price seems to be the main cause for
cross-country differences in GDP share of health expenditure and percentage of population

in good health. When we consider welfare, rather than health indicators, the conclusion
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is reversed (as the utility gain from good health can be low compared to consumption
utility): efficiency wedge matter more than health service wedge. Health price gap (the
health service wedge) is more than compensated by TFP gap (the efficiency wedge) in
the US. Nevertheless, the welfare costs of the price gap are found to be large : while the
health sector accounts for only 14% of GDP in the US, the welfare costs of the health
service wedge is only twice lower than the welfare gains induced by the efficiency wedge.

This underlines the strong distortions induced by inefficiencies on the US health market.
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A Data Sources

We use four longitudinal surveys to construct our auxiliary estimations and the distri-
bution of some moments. Our main data sources are the Health and Retirement Study
(HRS) for the U.S., the Study of Health, Ageing and Retirement in Europe (SHARE),
the Panel Study of Income Dynamics (PSID) for the U.S, and the European Community
Household Panel (ECHP) for Europe.

We first use the two aging surveys to construct estimates of health status and health tansi-
tions. HRS and SHARE are longitudinal surveys of the over-50 population and conducted
every two years surveys. The HRS, and SHARE cover an equally broad range of topics,
including demographics (age, gender and education), labor supply, income, pension ben-
efits, wealth, and health, and they contain identical question wording wherever possible.
We use data from 2004. In particular the demographic variables that we use in HRS and
SHARE for the health transitions rates are age, gender and education. The education
variable is college versus non college. The chronic variables used are hypertension, stroke,
diabetes, lunge problems and cancer. We also build two limited physical indicators,the
first is defined as self-reported difficulties with activities of daily living (ADLs) as well
as instrumental ADLs (IADLs). For limitations in ADLs, questions were asked in all
surveys about difficulties in five basic activities: bathing, dressing, eating, getting in and
out of bed, and walking across a room. Individuals were classified as having any ADL
limitation if they reported limitations with one or more of the five activities. Limitations
in TADLs were measured by questions about difficulties in the following five activities:
making meals, shopping, making phone calls, taking medications and managing money.
Those who reported having some difficulty with any of the five activities were classified
as having any IADL limitation. For the quintiles of wealth variables across countries,
we use the net assets variable (all assets minus debt including housing). Finally, we use
self-reported height and weight to construct our measure of obesity. Survey weights are

used when computing statistics.

To estimate income processes, we use the PSID and ECHP. We use the PSID data, years
1990 till 1997, for the U.S., and ECHP, years 1994 till 2001. Both data sets have extensive
information of income variables. We define income as total household income minus taxes
and tansfers and restrict the age range between 21 and 85 years old for estimating income

processes.
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B Basic two-periods model analysis

The assumptions are

e Assumption 1. The probability of being in good health is 7(m), with 7’ > 0 and
7" < 0. The utility benefit of good health is ¢.

e Assumption 2. Risk: the second-period income is drawn in the lotteries s.t.
y € {0, 2=} with probabilities (w; 1 — @) = E[y] = y and o2 = 2(wy)*.

e Assumption 3. Using the endowment y, each household produces inputs b used
in the health sector. The production cost of b is given by C(b) = %bﬁ, with ¢ > 1.
This inputs is sold to the health sector at price p,. The net cost from this activity
is F = max, {p,b — C(b)}. Hence, we have F = “-1pm at the equilibrium.

e Assumption 4. Financial arrangements: One risk-free asset a, yielding the interest

rate r. Financial constraint holds: a > 0.

B.1 The FOC of the household program

The FOC are
o <(1 —T)y—a-— (M - T) pm) = B +7rE[W((1+7r)a+7F1p)
AL\ 7 S
( 3 )Pu ((1 )y ( 3 ) pm) = Br'(m)o (17)

where and are the FOC w.r.t. a and m if a > 0, whereas is the FOC w.r.t.

m when a = 0.
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B.2 Equilibrium

Using the budgetary constraint of the Health insurance system, 7y = (1 — p)pm, the

u'(y—a—
0N iy —ae
9 pu\y—a

(=)t (5= Gom) = oo (20)

equilibrium is defined by

pm) = BU+PER(A+natD]  (18)

SRl 10as

pm) — Br(m)s (19)

where and are the FOC w.r.t. a and m for the households having a > 0, whereas
is the FOC w.r.t. m for the households having a = 0.

B.3 Proof of Property

The elasticities of s when a > 0. The properties of M and A are determined using
the log-linearization of equations and . We first Log-linearize equation ,
leading to

e 1 (1/1 —+ V2>V5I/3 2 —1lV3 e VQ(Vl + 1) ~
a = = oy + Y+ D
2 —vglvr + (1 +7) (v + V2)L \—7/4[V1 + (1 +7)(n + 7/2)]1 \—V4[V1 +(1+7)(n + V2)]/
—11>0 —T5>0 :1:;20

"
where v = 7" < 0, vy = 1u"22 < 0, 3 =u"2 <0, vy =u"2 <0 and vs = L2 We
T ) 9 u » V3 u ) 5 u

ul

assume that u"”

> 0 in order to have precautionary saving, leading to v5 < 0. Moreover,
we consider the case where SR — 1 in order to have a = 0 in an hypothetical economy

without risk. If |e,/| > 1, then I's < 0 because this leads to v; +1 < 0.

Secondly, we Log-linearize equation , leading to

P L IPY Vs Vi
m = D+ y— a
1/1+V2 V1+V2 I/1+V2
N—— S—— N——
=ep<0 =€y> =€4>0
Hence, we deduce
m = &4 — a0+ €D
a = F10§-+F2§+ Isp
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Given this solution for @, we obtain:
m = (g, — e l2)7+ (g, —cal'3)p — 5,11“105«
and, using s = p + m — y, we deduce that
5 = (gy—1—e)y+(1+4¢e,—c'3)p— 5a1“10§

If |ex| > 1, then we have . >0 and , > 0. Indeed, the elasticities of s wr.t. y and p
satisfy the following propertles.

e For the elasticity w.r.t y, we have:

r —UV1V3ly
15 =
al 2 —1/4(1/1 + 7/2)[1/1 —+ (1 + T)(Vl + VQ)]
7T.//Trfu//y
— (71'”7% + %unl;_”,l) [,n//m + (1—|—T)( ”Trf + %9“,,;;_77)}
_1 _ V3 _ _ u//%—'ﬂ_//%—%u//z;l;"
vy + o 71-//% + %unz;_ﬂl%
g, —1—¢, = ; u”g—'/r”@_l //}ﬂ_ W//Trfu//y
vmtmel = S M T e T T R G (s )]

Hence, we have ¢, — 1 — g,I'y > 0 iff

//m //y

nY T 1 n P ,’LL
= — = = — <0
u o T i 29U v [W”m (1 —i—?“)( nm %uu%)]
1 y
y—gpm __,m 'y
@u// 9 _7_‘_/1_ 1+ u’ < O
u 7 ( [7‘(”;” + (1 + 7”) ( /m} + %U”Z—T/n”

A sufficient condition is:

u <0 & TR e e
(772 + (14 r) ( oy Ly 14+ (1+r) u u

1 apm
¥

1+

which is always satisfied because the LHS is negative (u” < 0) whereas the RHS is

e nm 1, mpm
positive (—7"% — su”ZF > 0).
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e For the elasticity w.r.t p, we have:

vyve(v1 + 1)

c's =
’ —va(v1 + v2) v + (L4 7) (01 + 12)]
_ 1lguupgn( nm +1)
B ) [P+ () (B T )
1—1 1+ 7T//Wi
1 -1 - G
o - n+vy 5+ %u”i—?
7_[_//@/ +1 lu//p_n/w
l4+e€,—cJJ3 = —F—— |1+ v u
D 3 W//%_i_%uupu_ﬂ/@ ! m,—}—(l—{—’l") (ﬂ//%_‘_%u//%)
'+l

where m > 0if 7% 4+ 1 < 0, ie. |ex| > 1. We assume that this last
9

restriction is satisfied. Hence, |e,/| > 1 is a sufficient condition for 1+ ¢, —¢,I's > 0

because
1 1
e S0 & 1+ e =0
7T”Zl+(1+7")< //ﬂ;b_*_%ulll;_”?) 7T”7Tm+(1+7’)( //771/_‘_119u//21;_7’:l)

The elasticities of s when a = 0. Without risk, the agent problem becomes static: the
optimal choice is reduced to the optimal health expenditures. We have a =0, c =y —pm
and d = y. In order to analyze the other properties of the model, we log-linearize the
equation ([20)):

12 TN 11—y
+

V1+V2y V1—|—I/2p
——" ——

vm=p—vy(Mm+p)+wy = m=
=egy>0 =£p<0

where v) = "% < 0, 1 = 119 BT < 0and vz = u"% < 0, implying that —=— - > 0 and
1 — vy > 0. For all functional forms, ie. V{m(-),u(-)}, the equilibrium health expenditures
(m*) behave as a normal goods, ie. 22 < 0 (because 122 < 0), and increase with the
P v1+v2
income, ie. 2% > 0 (because —— > 0). This implies that ¢, < 0 and €, > 0.
Y v1+v2

~

Given that s =p+ m — ¥y, we deduce that

1/3—(1/1—1—1/2),\_1_ 1+
V1 + Vg V] + vy

5=

S=(ey—Dy+(+1)p (21)

with Vlt’l = 0 and w 2 0. Lets us denote e = 7’5 < 0 and e = v"5 < 0.
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Using these notations, we have (i) % > 0 iff 1+ < 0. This leads to |en| > 1. (i)

the restriction "[”3_(”1;f3i+(1+”1) > () is equivalent to

y
w

m
+ nu"p—/ &S ey < & (1 ——
u Yy

m m
77’LLH +1 _‘_ﬂ_//; < 777T”_

7.‘.I

m m 1 &
b ) —i—e’:‘u/p———(l—l-&r/)—
Y n Y

For (i) satisfied, ie. |ex| > 1, we have 1 + e < 0. Hence, a sufficient condition on
elasticities ensuring that the previous inequality is satisfied is €, < e,/ <1 — me) + Eu/’%.
Given that Z* € (0, 1), this is true iff &, < er. Hence, the share of health expenditures

in the total income

(1) can be increasing with the price of the health sector if |e,/| > 1,

(11) can be increasing with the total income if €,/ < €.
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C Solving the General Equilibrium Model

Step 1: Households’ decision rules. In step 1, we compute the household policy.
Given r,w, T, i, p, we determine, for each state (a, h, €), consumption, savings and medical
expenditures {c(a, h,e),d(a, h,e), m(a, h,e)} that solve the households’ decision problem
described in (6). We rely on a discrete approximation of the state space. h takes 2
values (good or bad), the number of e ability level is N, and the asset grid is captured
by a discrete set of points Ni. We then compute 2 x N, x N value functions. Let us
make several comments on the asset grid. First, we use piecewise linear interpolation,
so that next period’s asset choice can lie outside the initial grid on asset. Secondly, as
it is standard in the literature (Castaneda et al.| (2003)), the asset grid is not equally
spaced. For very low values of asset holdings, the distance between grid points is small.
This is done to allow financially constrained individuals to increase their savings by small
increments.

With respect to |Aiyagari| (1994)’s model, the complexity lies in the computation of two
optimal choices ¢ and m (a’ being determined by the household’s budget constraint) that
are related through a dynamic first-order condition. We rely on value function iteration.
Starting from a guess on optimal choices of ¢ and m, for a given state (a,h,e), using
Nelder-Mead method, we compute values of ¢ and m that maximize the value function
@, using a guess on next period’s value function. The new values for V, ¢ and m are
compared to the initial guess. If they are not close, replace the guess by the new values of
¢, m,V and repeat the optimization procedure. If they are close enough, the household’s
policy was found for the given state (a,h,e). We then repeat the whole process for all

possible values of state (a, h,e).

Step 2: Stationary distribution. We compute the invariant wealth and health distri-
bution by Monte Carlo simulations. We use simulated paths to generate an approximation
of the distribution. We start with an individual agent to whom we assign an asset level,
labor efficiency and health status. Using the policy rule computed in step 1, we can infer
the individual optimal choices, then the probability of future health status. We draw a
new productivity level and repeat the procedure next period. We track the individual’s
choices and realization of idiosyncratic shock over a very large number of periods. The
stationary distribution is obtained by counting the number of times the individual hap-
pens to be in each state of the space (a, h, €). We check that the Monte Carlo distribution

converges to the stationary distribution.
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Step 3: General Equilibrium. We compute the general equilibrium factor prices (r
mentioned in (b.) in Section [3.4) then w is inferred from equation (9)) and the equilibrium
tax rate 7 (mentioned in (d.) in Section [3.4)). As a result, Steps 1 and 2 must be repeated
until the interest rate r clears the asset market and the tax rate 7 ensures that health

insurance budget constraint is satisfied.

The steps of the algorithm are then

i. Compute the stationary level of employment N
ii. Make an initial guess of the interest rate r and tax rate 7
iii. Compute the wage rate w using equation @
iv. Compute the household’s decision rules (Step 1)
v. Compute the invariant distribution (Step 2)

vi. Calculate aggregate variables using the agents distribution. Check market clearance
on the asset market. Check that health budget constraint is satisfied. If these
conditions do not hold, update the guess of the interest rate r and tax rate 7. If

not, go back to ii.

vii. Check for convergence and update the guess
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D MCMC Algorithm for MSM estimator

Denote by Q(©) = —gs(0, x)'Wnis(0, x) the objective function of the MSM estimator.
We use the adaptive Metropolis-Hastings algorithm proposed by Haario et al.| (2001). The
algorithm uses a Gaussian proposal distribution with a covariance matrix which depends

on the entire markov chain and shrinks slowly.

A Metropolis-Hastings algorithm is used to simulate a chain that converges to the quasi-
posterior distribution. For the initialization of the algorithm, we compute an initial chain
where © ~ N(0g,Qp). We use ng = 100 draws as a burn-in period with a fixed (and
large) covariance matrix §)g (we choose ¥y = I;). The first element of the chain is drawn

in this initial chain. It is denoted ©q. Afterwards, we process as follow, for n =1, ..., N.:

e Step 1. Start with an evaluation of the objective function ) with a value ©,,.
e Step 2. Draw a proposal ©7_; in the normal law N (6,,(2,).

e Step 3. Compute the acceptance probability a(©},,|0,) = min{exp(Q(O},,) —
Q(On)); 1}

e Step 4. Draw a value 7 in the uniform distribution over [0;1]. The new value for

the chain is thus

%F{ i T<a(@rlen)

©,  otherwises

e Step 5. Update the covariance matrix €2, for the next draw:

Q- " (n “lo . 70, .10, | — (n+1)0,0, +@n@;> LM

n —+ no n n

where

— n+1 n — 1 — o —
O, = O O, —0
n+1+n0(n+1 1+n+1 1)+n—|—1+n0 0

e Step 6. come back to step 1 to compute ©,,,5.
Estimates can be obtained from the chain of length N, using averages and confidence
intervals using empirical quantiles. We use chain of length 10,000 and keep the last 1000

draws to compute estimates. We varied the length of the Markov Chain and found little

change in the estimates.

40



Figures

Risky behavior indicator

Figure 1: Obesity Rates in HRS and SHARE

10 15 20
L L L

percent out-of—pocket health expenditures
5
1

Figure 2: Out-of-pocket as % Health Expenditures

41



o 4

Capital/GDP

GDP share of health expenditures

2
.

gdp per capita (US = 1)

15
)

10
)

5
|

Fraction in Good Health

fraction

SE  NL  SP T FR DK
DE SE NL P T FR DK ‘_ fombadheatth [ from good heaith ‘
(c) sg = Pgme (d) P1jo(Xg, 1), P11 (Xg, 1)
g

Fraction in Good Health Relative to (0,100k)

fraction

SE NL  SP T FR DK  US
B oo [ ssoe-ssox
L

450K+

By (Xy1)
OF woony

Figure 3: Moments used in Estimation

42




34

3.3

3.2

31 ‘ ‘
0 1000 2000 3000

24

2.3

-0.02

-0.04

= -0.06

-0.08

-0.1

number of sim

number of sim

0 1000 2000 3000

number of sim

Figure 4: MCMC: structural parameters

0 1000 2000 3000

Q

alO

0.84

0.835

0.83

0.825

04

0.35

0.3

0.25

82 ‘ ‘
0 1000 2000 3000

number of sim

0.2 ‘ ‘
0 1000 2000 3000

number of sim

43

0.09

0.08

0.07¢

1000 2000 3000
number of sim

1000 2000 3000
number of sim



DE

IT

SP

0.9

0.88

0.86

0.84

0.82

0.78

0.76

0.74

0.72

0.7

0.76

0.74

0.72

0.7

0 1000 2000 3000
number of sim
0 1000 2000 3000

number of sim

number of sim

1000 2000 3000

DK

NL

1.2

1.15

05
0

0951

0.9

85
0

1000 2000 3000

number of sim

1000 2000 3000
number of sim

1.05

* 0.95

SE

0.9

11

1.08

1.06

Figure 5: MCMC: efficiency wedges (A/Ays)

44

85 ‘ ‘
0 1000 2000 3000

number of sim

04 ‘ ‘
0 1000 2000 3000

number of sim



0.75
0.7
L 0.65
0.6

0.95

0.9

0.73
0.72

o
2071
0.7

0.69

number of sim

1000 2000 3000

1000 2000 3000

0
number of sim
0 1000 2000 3000

number of sim

N4
)

NL

0.5

0.45

04

0.35

04

0.35

0.3

number of sim

0 1000 2000 3000

25 ‘ ‘
0 1000 2000 3000

number of sim

@
T8

w
n

0.5

0.45

0.4 i

0.35

0.66

0.64

0.62

0.6 ‘ ‘
0 1000 2000 3000

Figure 6: MCMC: health services wedges (p/pus)

45

number of sim

0 1000 2000 3000

number of sim



K 1Y Y IY

model

g us US Py Mg,
&R S/ |
L3
G B
- E
K
———— 005 l l
0.6 0.8 1 0.05 0.1 0.15
data data
P1|1(Xg,1)
| 095 VIR
06/ K |
[0} ﬁ [ JJ
805 g 09| by
£ £
Sy
0.3 : : : 0.85 : :
03 04 05 06 0.85 0.9 0.95
data data
PX, 1) PyX, 1 P, (X,
12 ‘ 13 ‘ ‘ : : :
. . 14 : US 4
s gV P
11 . oL s g | SPDJJPK g 13 Dﬂt
T SE
1.1 1.2
. ‘ ‘ ‘ ‘ ‘ ‘
1 11 12 11 1.2 1.3 1.2 1.3 14
data data

data
Figure 7: Model fit

46



0.6

0.4

0.2

-0.8

Figure 8: US economy with average European price of health (p) or TFP (A).
counterfactual x is decomposed into elasticity ¢, the ratio of change in exogenous variable
dx/x and change in variable of interest dy/y with y = s,p(H = 1). For instance, in panel
(a), in the "heath services wedge" counterfactual, dz/z is the % change in price, ds/s %

(a). Health services wedge (p)

0.51

I -
I dx/x
[ ldyy

0.03

-0.60

031

-0.05

dp/p

S

p(H=1)

0.6

0.5

0.4

0.3

0.2

0.1

-0.1

-0.2

(b). Efficiency wedge (TFP)

- 0.48

B
] ax/x

[ Jdyly ||

O

7 7 | - 0.19

-0.02
-0.05
-0.10
dA/A S p(H=1)

change in share of health expenditure. General equilibrium results.

47

Each



0.6

0.5

04

0.3

0.2

0.1

-0.1

Health service wedge (p)

B -

051 [ Jeqq
050
-0.06 -0.05
S p(H=1)

0.5

0.45

04

0.35

0.3

0.25

0.2

0.15

0.1

0.05

Efficiency wedge (TFP)
048 048 .
[ Jeqy
I 1019 0.19
S p(H=1)

Figure 9: US economy with average Furopean characteristics. Arc-elasticities - Partial

vs. general equilibrium.

48



(a). % good health. p(H=1) (b). share of health exp. s = pm/Y

_005 07 T T T T T T T
-0.055
0.6
-0.06
0.5F
-0.065
-0.07 0.4
-0.075F
0.3F -
-0.08
0.2F -
-0.085 .
B oartial
[ Igeneral
_009 | | | .I | | | 01 :
de dk fr it nl se sp de dk fr it nl se sp

Figure 10: European countries with US health price. Arc-elasticities - Partial vs. general
equilibrium.

49



(a). % good health. p(H=1) (b). share of health exp. s = pm/Y

T T T T T T T 15 T T T T T T T
B atial
[ Igeneral
028 T .
1.25
0.26 .
0.24 .
1
0.22 .
02r . 0.75 -
0.18} - .
05F
0.16 - .
014 - .
025
0.12f - .
. 0 .
de dk fr it nl se sp de dk fr it nl se sp

Figure 11: European countries with US TFP. Arc-elasticities - Partial vs. general equi-
librium.

50



Price TFP

‘ -0.12
-0.121
0.07 -0.122
-0.123
Q (0]
[o)] o
& 0.065 S -0.124
< ey
o (8]
c c
2 S
i 8 -0.125
S £
=} 3
0 %]
c c
8 0.6 8 -0.126
8 R
-0.127
0.055 -0.128
-0.129
0.05 -0.13 . . .
p5 p50 p95 p5 p50 p95

Figure 12: Welfare changes if the US economy were to switch to French values. % change in
permanent consumption with respect to benchmark."p5" 5% percentile on labor earnings,
"p50" median labor earnings, "p95" top 5% labor earnings.

51



Tables

Diagnostics  Drugs Scan Surgery
Angiogram  Gleevec (Cancer) Abdomen Bypass surgery
US | 9148 (1) 6,2145 (1) 7508 (1) 73,4203 (1)
DE — 319$ (0.425) —
FR | 264$ (0.288) — 248% (0.330) 22,3448 (0.304)
NL 3,3218 (0.534)  258$ (0.344) 14,061$ (0.191)
SP | 125$ (0.136) 13,3488 (0.538)  161$ (0.214) 17,437$ (0.237)

Table 1: Comparison of Prices (IFHP, 2013)

Prices for 30 most commonly
prescribed drugs,
2006-07 (US set at 1.00)*

Primary care
physician fee for
office visits, 2008 ? ¢

Orthopedic
physician fee for hip
replacements, 2008 ° ¢

Brand Public Private Public Private
name Generic  Overall payer payer payer payer
FR | 0.32 2.85 0.44 $32 (0.53) $34 (0.25) | $674 (0.41)  $1,340 (0.33)
DE | 043 3.99 0.76 $46 (0.76) $104 (0.78) | $1,251 (0.76) -
NL | 0.39 1.96 0.45 - - - -
US | 1.00 1.00 1.00 $60 (1) $133 (1) $1,634 (1) $3,996 (1)

@ Source: Analysis by G. Anderson of IMS Health data.
b Adjusted for differences in cost of living.
¢ Source: M.J. Laugesen and S.A. Glied

Table 2: Drug Prices and Physician Fees: US vs. European Countries

US

NL

DK SE

FR

DE

$ 18,142 13,244 11,112 9,870 5,2014 5,072

US=1 1

0.73

0.61 0.54

0.28

0.27

Source: OECD Health Data 2011

Table 3: Hospital Spending per Discharge (2009): US vs. European Countries
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Country
DE DK FR IT NL SE SP UsS

b

0.9436 0.9182 0.9588 0.9433 0.9697 0.9182 0.9798 0.959
0.0285 0.0150 0.0191 0.0303 0.0108 0.0150 0.0111 0.0396
0.0967 0.0751 0.1143 0.0806 0.1192 0.0751 0.1364 0.1257

Q9 9
IS GRS SRl OB

0.3567 0.1707 0.3510 0.3556 0.3002 0.1707 0.4140 0.6187

Table 4: Estimates of Income Process

Country
DE DK FR IT NL SE SP US

0.373 0.338 0.373 0.456 0.383 0.353 0.348 0.358
0.037 0.041 0.035 0.041 0.038 0.048 0.034 0.040

Table 5: Calibration

53



Common Parameters
Parameter | Estimates Low CI (95%) High CI (95%)
o 3.158 3.115 3.179
15} 0.832 0.831 0.833
[0) 0.079 0.069 0.088
p 2.088 2.032 2.233
010 0.291 0.254 0.354
o1 2.059 1.931 2.124
n -0.073 -0.089 -0.043

Table 6: Estimated Parameters: preferences and health production function

Country Specific Parameters

Efficiency wedges (A/Ays) Health service wedges (p/pus)
Est. L. CI(95%) L.CI(95%) | Est. L. CI (95%) H. CI (95%)
DE | 0.848 0.826 0.894 0.606 0.590 0.652
DK | 1.076 1.058 1.117 0.376 0.336 0.447
FR | 0.997 0.910 1.015 0.352 0.324 0.414
IT | 0.717 0.707 0.757 0.796 0.703 0.817
NL | 0.913 0.895 0.951 0.302 0.286 0.336
SE | 1.070 1.054 1.074 0.620 0.612 0.625
SP |0.711 0.703 0.727 0.709 0.703 0.712
UsS | 1.000 1.000 1.000 1.000 1.000 1.000

Table 7: Estimated Parameters: wedges
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(a). Health services wedge %

Share of health expenditures (s)

% of population in good health (p(H = 1))

dp ds ds dp(H=1) dp(H=1)
> €leqp €leqq legp leag €legp €leqg p(H=1) |eqp p(H=1) |eqg
(1) (2) (3) (4) () (6) (7) (8) 9)
DE | 0.4610 | 0.2942 0.2982 0.1356 0.1374 | -0.0710 -0.0694  -0.0327 -0.0320
DK | 0.7302 | 0.3225 0.3061 0.2355 0.2235 | -0.0871 -0.0895  -0.0636 -0.0653
FR | 0.7583 | 0.6342 0.6313 0.4809 0.4787 | -0.0753 -0.0733  -0.0571 -0.0555
IT | 0.2387 | 0.1407 0.1548 0.0336 0.0369 | -0.0644 -0.0586  -0.0153 -0.0140
NL | 0.8168 | 0.6450 0.6337 0.5269 0.5177 | -0.0803 -0.0782  -0.0656 -0.0639
SE | 0.4447 | 0.1753 0.1647 0.0779  0.0732 | -0.0757 -0.0769  -0.0336 -0.0342
SP | 0.3405 | 0.2331 0.2197 0.0793 0.0748 | -0.0524 -0.0528  -0.0178 -0.0179
(b). Efficiency wedge %
Share of health expenditures (s) | % of population in good health (p(H = 1))
dA ds ds dp(H=1) dp(H=1)
A €legp €leqg % leap legg €legp €eqg m|eqp m|eq9
(1) (2) (3) (4) () (6) (7) (8) (9)
DE | 0.1776 | 0.2013 0.2095 0.0357 0.0372 | 0.7767 0.7759 0.1380 0.1378
DK | -0.0888 | 0.1694 0.1997 -0.0150 -0.0177 | 0.8402 1.0280 -0.0746 -0.0913
FR | 0.0035 | 0.1515 0.1454 0.0005 0.0005 | 0.0840  0.2550 0.0002 0.0008
IT | 0.3308 | 0.2675 0.2776 0.0884 0.0918 | 1.3434 1.3877 0.4444 0.4590
NL | 0.1016 | 0.1579 0.1606 0.0160 0.0163 | 0.1785 0.1923 0.0181 0.0195
SE |-0.0818 | 0.2254 0.2277 -0.0184 -0.0186 | 1.4414 1.3855 -0.1179 -0.1133
SP | 0.3378 | 0.1942 0.1957 0.0656 0.0661 | 0.9032  0.9080 0.3051 0.3067

Table 8: Europe with US price or TFP.
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Price TFP

v 0.0568 -0.1281
Ealo -0.0943  1.2783
Gasms -0.6019 -0.1002
AT 20.0466  -0.0127

Ap(H =1) | 0.0277 -0.0156
AK/Y | 01490 0.0310
Ar -0.0040 0

Table 9: Welfare gains (7 > 0)/losses (7 < 0) if the US were to switch to average European
wedges
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